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Abstract

We have designed and built a set of miniature robots, called Scouts. In addition, we
have developed a distributed software system to control them. This paper addresses
the fundamental choices we made in the design of the control software, describes ex-
perimental results in a surveillance task, and analyzes the factors that affect robot
performance.

Space and power limitations on the Scouts severely restrict the computational power
of their on-board computer, which can only handle low-level control operations and
data communication on an RF data link. We use a proxy-processing scheme, in which
the robots are dependent on remote computers for their computing needs. While this
allows the distributed robotics systemn to be auwtonomous, the fact that the robots
behaviors are executed on remote computers introduces an additional complication -
the behavior controller has to receive sensor data and send commands to the robots
using RF communication channels. Because the capacity of the communication system
is limited, the robots must share bandwidth.

We have developed a process management/scheduling system that is capable of
handling high demand when controlling a group of robots. The resource allocation
system dynamically assigns resources to each robot in an attempt to maximize the
utilization of the available resources while still maintaining a priori behavior priorities.

We present experimental results on a surveillance task in which multiple robots
patrol an area and watch for motion. We discuss how the limited communication
bandwidth affects robot performance in accomplishing the task and analyze how per-
formance depends on the number of robots that share the bandwidth.

1 Introduction

Controlling a group of miniature mobile robots in a coordinated fashion can be a very chal-
lenging task. The small size of miniature robots greatly limits the kinds of on-board com-
puters and sensor processing systems they can use. One way to overcome these limitations
is to use a robust communications link between the robot and a more powerful off-board
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processor. Unfortunately, the robots’ small size also limits the bandwidth of the communi-
cations system that they can employ. In many robotic implementations, this problem can
be addressed with large capacity communications hardware (such as a wireless Ethernet).
However, many robotic systems of interest cannot use high-capacity communications links
because of size, power, or computational bandwidth limitations. In these cases, addressing
system issues such as process scheduling becomes critical for effective operation.

We describe a case study of a group of extremely small robots which must use very low
capacity RF communications systems due to their small size. The size limitations of these
robots also restrict the amount of on-board computational power they can carry, forcing them
to rely on off-board decision processes. Thus, all the sensor data are broadcast to a remote
computer or to a larger robot, and actuator commands are relayed back to the miniature
robots. The operation of these robots is completely dependent on the RF communications
links they employ. In order to handle high demand for this low capacity communications
system, a novel process management /scheduling system has been developed.

A surveillance task in which the robots patrol an area and watch for motion is also
described. The resource allocation system dynamically assigns resources to each of the
robot’s control processes in an attempt to use as much of the available bandwidth as possible
while maintaining other constraints (such as process priorities).

2 Miniature Robotic Systems

We have developed a set of extremely small robotic systems, called Scouts [1], which are
designed for reconnaissance and surveillance tasks. The Scout robot, shown in Figure 1,
is a cylindrical robot 11.5c¢m in length and 4cm in diameter. The Scouts can transmit
video from a small camera to a remote source for further processing. They can transmit and
receive digital commands over a separate communications link that uses an ad-hoc packetized
communications protocol.

Figure 1: The Scout robot shown next to a ruler (in inches) for scale.
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frequencies available to allow for a large number of interference-free simultaneous analog
transmissions. Only two different video frequencies are available with the current Scout
hardware. As a result, video from more than 2 robots can be captured only by interleaving
the time cach robot’s transmitter is on. Thus, an automated scheduling system is required to
make sure that the robots share the limited communications resources and do not interfere
with each other’s transmissions. Sharing the bandwidth among different robots affects the
performance of the Scouts as we will see in the description of our experimental results in
Section 6.

3 Software Architecture

The decision processes that control the actions of the Scouts need to be able to connect to all
the individual resources that are necessary to control the physical hardware. When multiple
robots are used, this is not always a trivial task. To address the challenge of controlling
multiple Scouts, we have designed a software architecture [2], illustrated in Figure 3, which
is capable of connecting groups of decision processes with resource controllers that have the
responsibility of managing the physical resources in the system.

This distributed software architecture dynamically coordinates hardware resources trans-
parently across a network of computers and shares them between client processes. The
architecture includes various types of user interfaces for robot telcoperation and various sen-
sor interpretation algorithms for autonomous control. The architecture is designed to be
extremely modular, allowing for rapid addition of behaviors and resources to create new
missions. The system is composed of four distinct subsystems: the Mission Control, the
Resource Pool, the User Interface, and the Backbone.

3.1 Mission Control

All behaviors and decision processes are contained and managed from within the Mission
Condrol subsystem. Here, a mission can be built out of discrete behaviors, started, observed,
and stopped by a single human operator. Behaviors are organized in a hierarchical fashion,
where “parent” nodes spawn off “children” to do various tasks. Behaviors are given priorities
which are used to determine how to allocate access to resources.

3.2 Resource Pool

In order for behaviors to do anything useful, they must make connections to components
in the Resource Pool subsystem. This subsystem controls access to robotic hardware and
other computational resources through processes called Rescource Controllers (RCS). Every
physical resource is given its own RRC to manage it. If a behavior or another decision process
needs use that particular resource, it must be granted access to the appropriate RC.

Some physical hardware can only be managed by having simultaneous access to groups of
1RCs. This grouping is handled by a second layer consisting of components called Aggregate
Resource Controllers (ARCs). Every ARC is an abstract representation of the group of
1RCs that it manages, as shown in Figure 4. An ARC provides a specialized interface into
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Figure 3: A layered system architecture for control of multiple robots in both teleoperated

and autonomous modes.

the group of RCs that it manages. This frees behaviors from the effort of managing all of
the commands to each of the specific RCs that it needs to operate. In fact, behaviors are
never allowed to interface with the RCs directly.

Behavior

Behavior Behavior
(priority 1) | | (priority 1) | | (priority 2)

ARC

RC

ARC ARC

RC RC| | RC

Figure 4: Example of how behaviors access resource controllers.

The central component which oversees the distribution and access to the ARCs and RCs
is the Resource Controller Manager, which uses a centralized real-time resource scheduler
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for all connected components (behaviors, Uls, ARCs, RCs, and core services). The next
component to be started is the Component Daotabase. This component manages a list of all
possible component types and information about their type and multiplicity. For instance,
it allows behaviors to be instantiated multiple times as part of a mission, but does not allow
multiple core services to start {(which may wreak havoc in the system otherwise). The next
service to start up is the Component Plocer. This component is responsible for starting
all non-core service components and is the central service with which all other components
interface for this purpose. A Component Creator service is started on each computer that
takes part in the execution of the mission. The Component Plocer instructs the Component
Creators to start components as needed. The next system to be started is the the Static
Dependency Database. This component maintains a database of all the hardware that is
currently available for use. This information is provided by a description file that is updated
immediately before the mission is started. Finally, the Resource Controller Manager is
started.

4 Dynamic Resource Allocation

When a decision process wants to control a Scout, it must first get access to an appropriate
ARC. Several kinds of ARCs arc available, cach requiring different resources to operate.
These include ARCs which are capable of controlling only the actuators on the Scouts and
do not require the use of the camera, ARCs which drive the Scouts and broadcast video
data (to be viewed on a monitor by a human for instance), and ARCs which move the scout,
broadcast data, and capture it on a workstation for processing.

The decision process chooses which ARC best fits its needs. When invoked for the first
time, each ARC must be told which specific RCs to use. This information is either decided
ahead of time (hard-coded into the behavior), or obtained from a database.

4.1 An Example of ARCs and RCs

In order for a process to control a single Scout robot, several physical resources are required.
The first resource, a robot which is not currently in use by another process, must be selected.
Another resource, a command radio which has the capacity to handle the demands of the
process, is also needed (Refer to Section 4.3 for a discussion about the radio’s capacity.) If the
Scout robot is to transmit video, exclusive access to a fixed video frequency is mandatory.
Without exclusive access, the interference caused by simultaneous video transmissions on
the same frequency renders any signal processing hardware/algorithms useless. Finally, to
process the video, a framegrabber connected to a tuned video receiver is required. FEach
instance of these four resources is managed by its own RC.

Figure 6 illustrates the interconnections between the components in the system. In
this example, a behavior tree is responsible for controlling two robots and a user interface
teleoperation console lets a user control a third. Each component has its own ARC which
attempts to gain access to the appropriate resources. There are three Scout robots, all of
which share a single video frequency. A single video receiver is attached to a video processing
card, and a Scout command radio is attached to a serial port. The workstation that contains
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Figure 6: An instance of the architecture. Three Scouts are controlled by a combination of
behaviors and a teleoperation console. All three share the same video frequency, so only one
robot can be controlled at a given time. Solid lines indicate active connections (where data
can flow between components) while dashed lines indicate connections that are not currently
active but may be active later during the scheduling process.

the video card does not have to be the same machine that controls the radio. The ARCs
belonging to the behaviors must share the video frequency and framegrabber RCs. The
ARC owned by the teleoperation console does not need the framegrabber but still needs
control of the video frequency to operate. In this situation, only one of the three ARCs will
be able to send commands to its robot at a time and thus the ARCs must have their access
scheduled by the Resource Controller Manager.

4.2 The Resource Scheduler

Access to RCUs must be scheduled when there are not enough RCs to satisfy the requirements
of the ARCs. The Resource Controller Manager maintains a master schedule of all active
ARCs and grants access to each of their RCs when it is their turn to run. When requesting
access to a set of RCs, an ARC must specity a minimum amount of time that it must run to
get any usetul work done. This value, which is generally on the order of seconds to minutes,
is called the minimum runtime value.

The Resource Controller Manager’s scheduling algorithm tries to grant simultaneous
access to as many ARCs as possible. ARCs are divided into sets depending on the RCs
they request. ARCs that ask for independent sets of RCs are put into different groups.
These groups will run in parallel with cach other since they do not interact in any way.
The ARCs that have some RCs in common are examined to determine which ARCs can
operate in parallel and which are mutually exclusive. ARCs which request a non-sharable
RC cannot run at the same time and must break their total operating time into slices. ARCs
which have a sharable RC in common may be able to run simultancously, assuming that the
capacity requests for that sharable RC do not exceed its total capacity.



ARCs that have higher priorities are given precedence over ARCs with lower prioritics.
'The Resource Controller Manager attemipts to generate a schedule of running ARCs which
allows all ARCs of the highest possible priority to run as often as they are able. If any
ARCs of a lower priority can run at the same time as these higher priority ARCs without
increasing the wait time of any of the higher-priority ARCs, they are allowed to do so. Lower
priority tasks that cannot be so scheduled must wait (possibly indefinitely) for the higher
priority tasks to complete.

Once the ARC schedule has been constructed, the Resource Controller Manager invokes
its schedule manager to execute it. The schedule manager takes care of notifying the RCs
when their run time is completed or when they should start while each ARC runs for its
requested minimum time. When a context switch occurs, the schedule manager instructs
each of the running RCs to disconnect from their current ARCs and connect to the next set
to be scheduled. The ARC signals its controlling process (behavior or UI) that a context
switch has occurred and will not pass any messages to its RCs until they are available for
work again.

4.3 Sharable Resources

Sharable RCs, such as the Scout radio, have to manage their own schedules to ensure that
each of the ARCs using them is given a chance to send packets to their robot at their
requested rate. When requesting access to a sharable RC, an ARC must specify a usage
parameter which defines how often it will make requests and, if relevant, what kinds of
requests will be made. In order to streamline the scheduling process, commands sent to
sharable RCs must have a constant interval between invocation. In addition, cach request
must complete before the next request for that command is made. However, because the
CPU load of any given computer will vary depending on how many components are running
on it, the run-time of any given request may vary. Given the first two constraints, and some
assumptions on the validity of the third, a rate monotonic algorithm (RMA) [4] is used to
schedule access.

Requests with higher frequencies are given a precedence over requests with lower frequen-
cies. Once again, however, the user-set priorities must be maintained when the scheduler
computes the schedule. Thus, higher user-set priority ARCs have precedence over lower
user-set priority ARCs regardless of the frequency of the requests. This can cause a dis-
ruption in the way requests are handled by the scheduling algorithm and may produce a
schedule which is suboptimal in its usage of the RCs. Only when all of the higher-priority
RCs have been scheduled will the lower priority RCs be allowed access. If all of the ARCs
cannot be scheduled by the sharable RC, the responsibility for handling requests is given to
the Resource Controller Manager.

Once the requests for access have been granted, the ARCs can use them in any way they
sce fit. Until they make a request for a specific command to be sent to the radio, for instance,
the timeslices devoted to those ARCs are emipty and the radio does nothing. There are two
types of command requests that an ARC can make. The first type, the single command, is
executed only once and it must be re-submitted each time the ARC requires it. The second
type, the repeated command, only has to be submitted once since it will be repeated by the



RC as often as possible. ARCs can elect to replace an instance of a repeated command with
a single command if they so choose.

As illustrated in Figure 7, several ARCs have been granted access to a radio. Both
ARC1 and ARC2 have inserted a single execution command into the first slots allocated to
them. After that single command has been executed, ARC1 will have a repeated command
executed from that point on, and ARC2 will do nothing. ARC3S has requested a repeated
command for its only timeslot. Slot 8 has not been filled with anything since all the ARCs
have a command executed on their requested period.

ARC1 - Single
ARC2 - Single
ARC1 - Repeated
ARC3 - Repeated
ARC1 - Repeated
ARC2 - Empty
ARC1 - Repeated
Empty Slot

Q0| =T O | | S| o] et

Figure 7: A typical radio schedule showing what timeslots are available to the scheduled
ARCs and the types of commands with which those slots have been filled.

5 A Distributed Surveillance Task

The Scouts are used in a distributed surveillance task where they are deployed into an
area and watch for motion. This is useful in situations where it is impractical to place
fixed cameras because of difficulties relating to power, portability, or even the safety of the
operator. In this task, the Scouts can either be deploved into their environment by a human
or another tobot, or they can autonomously find their way into useful areas.

Several simple behaviors have been implemented to do the task. All the behaviors use
the video camera, which currently is the only environmental sensor available to the Scout.
Using the video camera presents several problems. One problem is the Scout’s proximity to
the floor which severely restricts the area it can view.

Another problem occurs because the video is broadcast over an RF link to a workstation
for processing. The quality of the received video often degrades due to noise injected into the
system from the Scout’s motors, multi-path reflections caused by the presence of obstacles
around the robot, and weak signal strength caused by proximity to ground and excess dis-
tance between transmitter and receiver. Figure 8 illustrates how noise can affect the quality
and clarity of returned images. Finding ways to address this problem is extremely important
as any perceptual system which operates in the real world must be able to recognize and
correct for corrupted sensor data if it is to operate correctly [3].

In earlier work, we used a simple frame averaging algorithm to reduce the effects of
noise {6]. This approach only dealt with the problem of spurious horizontal lines and white
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analyzing the shapes and sizes of the blobs and ignoring blobs that are caused by
noise. Currently, a hand-tuned filter is used for this decision process.

Handle-Collisions. If the Scout drives into an obstacle, all motion in the image frame will
stop. If no motion is detected after the Scout attempts to move, it will invoke this
behavior and start moving in random directions in an attempt to free itself. In addition
to freeing the Scout from an object that it has driven into, this random motion has
an additional benefit. If the Scout is in a position where the video reception quality
is extremely poor, the static in the image will prevent the Scout from detecting any
motion (regardless of whether it is hung up on an object). Moving the Scout changes
the orientation of the antenna which might help improve reception.

6 Experimental Results

The Scouts’ ability to accomplish the surveillance task was examined with a series of experi-
mental runs. These experiments were designed to test the individual and team performances
of the Scouts and the controlling architecture in a number of different situations and group
configurations. In particular, we were interested in evaluating:

¢ the effectiveness of the vision-based behaviors for navigating the Scouts to useful po-
sitions;

e how the scheduling system handles multiple Scouts all trying to use the limited band-
width RE video channels to detect motion;

e the performance of the robotic team given a set of specific constraints for the system
and the environment.

Three experiments were run to evaluate the Scouts’ performance.
A. Visual Servoing. A Scout has to locate a dark area and move to it.

B. Hiding and Viewing a Room. One or more Scout robots have to hide in a dark area in
a room and turn to view a bright area.

C. Detecting Motion. One or more Scout robots have to detect a moving object.

6.1 Visual Servoing

An initial experiment was done to determine how well the Scout could locate and move to an
area, using the image from its camera. The environment consisted of a roughly 2.5m x 3m
enclosure with uniformly-colored walls and a 1m x (.5 m black rectangle towards one side
of the enclosure as the target for the Scout. The Scout was started 1.5m away from the
center of the target. This experiment was designed to examine the Scout’s Locate-Goal and
Drive-Towards-Goal behaviors in an analytical fashion.
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Figure 10: Experiment A: Validation of the Locate-Goal and Tirive-Toward-Goal belisviors.

Nine trisls were mun fo see how long it would take the Seowt to locsate the black target
obsject and move 10 i1 A camers was mounied on the eeiling of the room and was used
g view the progress of the Seout from sbove; this fmage was 1ot used by the Sepur, A
simple fracking algorithm was used to automatically chart the progress of the Seout as it
moved toward the target. Figure 10{a) shows the view from the overhead camers as well as
a superimposed plot of the path that the Scoud took to reach g objective diring one of is
nine trisls. In each case, the Scout suceessfully located the target and moved to i

Figure 10{b1 shows a plot of average distanee from the Scout 1o the targed ve time for all
of theae frinls, I the fret VO-80 seconda, the Seout used s Loeate-Gosl hehavior 1o fnd the
dark spot. Oaee i found #H, the Seoud uged its Debve-Toward-Goal behiavior wntil i came in
contact with the goal, somewhere between 150 and 160 seconds after the start of the trisl

6.2 Hiding and Viewing a Room

To test the ahility of the Seouis 1o operate 0 8 more resl-workl environment, 8 test eousse

a8 et up o owr Iab using chaim, lab benches, cabinets, boxes, and nmiscellaneous other
materials, The goal of each Seoud in these experiments was 10 find s suitable dark hiding
place, move there, and turn sround to face s Hghited ares of the room.

As shown in Pigure 11, the enviconmeni was 20 feet long and 14 feet wide and had a
mignier of seciuded asress in which the Seout could hide. The fesf coumse had roughly 145
aipare feet of Open gpnee, 86 sumee foet of obetructed space, and 49 sguare foet of potential
hiding places. The Scouts were started at the center of one of the 16 tiles i the center of
the room and were pointed st one of 8§ possible orientations. Borh the pogivion fades and
orieniation were chosen from a uniform random distribution.

The hiding sad viewing experiment was divided info three cases, each using s different
mignher of Seouis oF communication channels, Within each cage, ten irisls were run. The
stopping positions and orlentations of the Scouis from the end of the trials were used later
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(a) View of the room. (b) Positions the Scouts took.

Figure 11: A grid layout of the 20ft by 14{t room where Experiments B and C were con-
ducted. The white squares indicate open space, the gray arcas indicate arcas where the
Scout could hide itself (underneath tables and benches), and the black areas indicate obsta-
cles/obstructions. The black square outline in the center of the open arca shows the arca
where the Scouts were started. In (b) the positions the Scouts found for themselves in the
Hiding and Viewing experiment are represented as dots.

for the detect motion experiment (Experiment C).

In the first case of the hiding and viewing experiment, a single Scout on a single video
frequency was used. This case was selected to serve as a baseline with which to compare two
different cases, each using two Scouts. The second case used two Scouts that had to share a
single video frequency using the scheduler. The third case used two Scouts, each on its own
video frequency.

For the sccond case, in which two Scouts shared a single video frequency, only one
Scout could have access to the video frequency at any given time. Because of this, only
one behavior could move a Scout at any given time. Access to the video frequency was
allocated and scheduled by the Resource Controller Manager and the amount of time that
each behavior could use the video frequency was specified by the behavior (the minimum
runtime value) at mission startup. For these experiments, cach Scout’s behavior requested
ten second intervals in which it could make use of the video frequency before access would
be given to the other Scout’s behavior.

When a behavior was granted access to the video frequency and could control its Scout,
it had to wait three seconds before actually being able to make use of the video signal. This
was done because the Scout video transmitter requires 2-3 seconds of warm-up time before
the image stabilizes. Thus, Scouts effectively had seven seconds of useful work time when
they were granted access to all of their resources.

Figure 11 shows the hiding places found for all trials of all cases. Over all the trials, the
Scouts were able to hide themselves 90% of the time. In the remaining 10% of the time,
the Scouts reached a 60 second time-out on the Drive-Toward-Goal behavior, and stopped
out in the open where they could be more easily seen and bumped into. This time-out was
required because the Scouts are unable to determine with confidence if progress is being
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made in moving towards a hiding position. This timc-out was also encountered on some
successful hiding trials, as the Scout continued to try to progress to a darker hiding position,
even after reaching cover. For this reason, the non-hiding trials are not considered outliers
in the time data.
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Figure 12: Experiment B. Hiding and Viewing a Room. The average time (in scconds) that
it took the Scouts to complete each trial, shown for the three different cases: (1) one Scout,
(2) two Scouts on a single frequency and (3) two Scouts on two different frequencies. The
times are plotted using a box representation where the center line is the median value, the
top and bottom lines of the box represent the upper and lower quartile values respectively,
and the lines at the top and bottom of cach plot represent the rest of the distribution. The
notches in the box represent an estimate of the distribution’s mean.

Once the Scouts had positioned themselves in the environment, they attempted to orient
themselves to view a lighted area of the room. Figure 12 shows the times for the Scouts to
reach their final poses (positions and orientations) in each trial of each case of the experiment.
In cases 2 and 3, there are two Scouts per trial, so cach value plotted for those cases is the
average time it took for the Scouts to reach their final poses. As can be seen from this
figure, two Scouts on a single video frequency (case 2) took longer to reach their final poses
than did a single Scout (case 1). This is to be expected—the Scouts are time-multiplexing
the video frequency resource. There is also a somewhat greater average time for two Scouts
on two different video frequencies (case 3) to reach their final poses than there is for the
single scout case (for case 1, mean = 212.50, o = 44.55; for casc 3, mean = 247.50, 0 =
30.62), however, these differences are not statistically significant at the 95% confidence level
(two-tailed, two-sample ¢ test, p = 0.0635).

One interpretation of these results is that one Scout is better than two on the same
frequency (as the task is accomplished more quickly by one) and that one Scout and two
on different frequencies are approximately equal on this task. However, this ignores the fact
that in cases 2 and 3, two Scouts are being introduced into the environment and would likely
be able to accomplish more than the single Scout from case 1.

Nonetheless, even if two Scouts could accomplish twice as much as one after reaching
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their final poses, one Scout is still better, on average, than two on the same frequency, as
the time for case 2 is significantly greater than twice the time for case 1. This is because
up to 30% of the time in case 2 is lost waiting for the video transmitter to warm up. For
this reason, deploying two Scouts sequentially would often make more sense than deploying
them in parallel, if the Scouts must share the video frequency. An instant-on transmitter
would eliminate this advantage for sequential deployment.
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Figure 13: Experiment B. Hiding and Viewing a Room. The total arcas (in 6” squares) that
the Scouts were able to view with their cameras. (1) one Scout, (2) two Scouts on a single
frequency, and (3) two Scouts on two different frequencies.

In contrast, if two Scouts could accomplish twice as much as one after reaching their final
poses, then two Scouts on different frequencies are much better than one, as the time per
Scout is much less in case 3 than case 1. However, the assumption that two Scouts are twice
as good as one is unlikely to hold true.

Since the overall mission of the Scouts is surveillance, one measure of Scout performance
after deployment is open area viewed. Figure 13 shows the total area viewed by the Scouts
for each case. Considering the area viewed, two Scouts on different frequencies are again
scen to be better than one for this task, as the arca viewed is larger in case 3 than in casc
1 (for case 1, mean = 203.95, o = 124.57; for case 3, mean = 348.70, o = 100.89)—this
difference is significant {one-tailed, two-sample ¢ test, p = 0.0053).

6.3 Detecting Motion

A final experiment was run to test the Scouts’ detect motion abilities. Four different cascs
were tested, including a single Scout using a single video frequency, two Scouts sharing a
single video frequency, two Scouts using two different video frequencies, and four Scouts
sharing two different video frequencics.

For cach of the four cases, the Scouts were placed in ten different positions in the en-
vironment. These positions were the same as the hiding positions obtained in the previous
experiment. In the case using four Scouts, for which no hiding experiment was run, the
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positions were randomly sampled with replacement from the results of the other hiding ex-
periments. In each position, five individual motion detection trials were run, bringing the
total number of individual trials to two hundred.
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Figure 14: Experiment C. Detecting Motion. The areas (in 67 squares) that the Scouts were
able to view with their cameras. (1) one Scout, (2) two Scouts on a single frequency, (3) two
Scouts on two different frequencies and (4) four Scouts on two different frequencies.

Figure 14 shows how the total areas viewed by the Scouts in each of the four cases. The
arca viewed in the four Scout case was significantly greater (at the 95% confidence level)
than the areas viewed in the other cases, but not by a factor of four over that viewed by one
Scout nor by a factor of two over that viewed by two Scouts. The size and configuration of
the environment was such that there was usually a great deal of overlap in the areas viewed
by individual Scouts. Redundancy was probably not as useful in this environment (two or
three Scouts might have sufficed), but would probably be more effective in larger or more
segmented environments.

The moving target the Scouts had to detect was a Pioneer 1 mobile robot [7]. A Pioneer
was chosen for its ability to repeatedly travel over a path at a constant speed. This reduced
some of the variability between experiments that the use of human subjects might have
caused.! The Pionecer entered the room from the right and made its way over to the left.
The Pionecer moved at a speed of approximately 5370 mm/s and traversed the length of the
room in 8.5 seconds on average. Once it had moved 16 feet into the room, it turned around
and moved back out again. With a 4 second average turn time, the average time the Pioneer
was in the room was 21 seconds.

Figure 15 illustrates the fields of view seen by two Scouts and the area of the Pioneer’s
path that they cover. While the views of these Scouts do not overlap, there was a large
amount of overlap in some of the other placements of Scouts.

To evaluate the motion detection abilities of the Scout cases and to determine the effect
of having to share a video frequency, the actual time that the Pioneer was seen was compared

! Additional experimentation showed that the Scouts were at Ieast as good at detecting human motion as
they were at detecting the Pioneer.
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Path Taken Visual Field Visual Field
by Pioneer of Scout 1 of Scout 2

Figure 15: Example Scout placement in the 20ft. by 14ft. room. In this instance, there are
two scouts that view the path of the Pioneer robot, shown in dark gray in the middle of the
room. The fields of view do not happen to overlap between these two Scouts.
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Figure 16: Single frequency cases. The horizontal axis represents the maximum possible
time the Pioneer could be detected by the Scouts and the vertical axis represents the time
it actually was. The closer these two values are to one another, the better the performance.

to the potential time that the Pioneer could have been scen given the Scout positions.
Figure 16 shows the plot of the cases with a single frequency using one and two Scouts.
As can be seen, the one Scout case had a much higher success rate than the two Scout
casc. This was expected because the robots in the two Scout case were not able to view
the entire area at once. Since they had to share a video frequency, they had to take turns
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obscrving their respective fields of view. Since the Pioncer was moving relatively quickly
(over half a meter a second), it would be missed by a Scout’s camera if the Scout did not
have access to the video frequency at that time. In the two Scout case, the video frequency
was swapped between the robots every eight seconds. The minimum runtime value was sct
to eight seconds and the delay which allowed the camera to warm up was set to four seconds
(necessary because the detect motion behavior is more sensitive to noise than the navigation
behaviors). This value was chosen to give the Scouts a low latency between observations but
would not lower the duty cycle (percentage of time active to inactive) beyond 50%.
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Figure 17: Double frequency cases. The horizontal axis represents the maximum possible
time the Pioneer could be detected by the Scouts and the vertical axis represents the time
it actually was. The closer these two values are to one another, the better the overall
performance.

In the two Scout with two frequency case, there was no need to do any scheduling of
the video transmissions as each Scout had full access to its own video channel. In the four
Scout with two frequency case, cach video channel was shared by two Scouts and the video
frequency was swapped between the Scouts once every cight seconds (like the two Scouts
with one frequency case). The plots of the actual time the Pioneer was detected compared to
the potential time the Pioncer could have been detected for these two experiments is shown
in Figure 17.

In this plot, the data points for the four Scout experiments are clustered in the lower
right corner of the graph. This indicates that in most experiments, the entire path of the
Pioncer was in the possible viewing area of a Scout. However, onc of the reasons that the
Pioneer was not detected for the full duration of its travel was because of the nature of the
detect motion algorithm. If the Pioneer moved perpendicularly across the Scout’s field of
view, the Scout was able to detect it quite easily. If the Pioneer moved parallel to the optical
axis of the Scout’s field of view, the Scout would have a very difficult time detecting it due
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to the relatively little change in detected motion between one frame and the next. Motion
would be detected only when the Pioneer came very close to the Scout.

Time in Seconds

Case

Figure 18: Experiment C. Detecting Motion. The actual time (in seconds) that the Scouts
detected the motion of the Pioneer with their cameras. (1) one Scout, (2) two Scouts on
a single frequency, (3) two Scouts on two different frequencies and (4) four Scouts on two
different frequencies.

To make more explicit the effect of sharing the same frequency, Figure 18 shows the
performance of the Scouts in the same experiments shown earlier.

The area traversed by the Pioneer that was visible to the Scouts and the amount of
time the Pioneer was visible were different across experiments. This was caused by the fact
that the Scouts did not always hide in the best positions for viewing the Pionecr. In some
experiments, one Scout was facing the wall instead of facing the open area, and so it did
not contribute to the detection task at all. In other cases, two Scouts were very close with
viewing arcas almost completely overlapping.

Figure 19 and Figure 20 show respectively the arca traversed by the Pionecer that was in
the field of view of the Scouts and the time the Pioneer was in the field of view of the Scouts
for the different experiments. This gives an indication of the complexity of the task. The
smaller the area and the shorter the time, the smaller is the opportunity for the Scout(s) to
detect the Pioneer even when there is no swapping because a single frequency is used. The
figures also illustrate the advantages of using a larger number of Scouts. Both the viewable
arca traversed by the Pioneer and the time that the Pioncer was in view have higher means
and smaller variances when more Scouts were used. This provides a justification for the use
of more Scouts than strictly needed to cover the area. Given the chance the Scouts will not
hide in good places, using more Scouts reduces the variability in the results and provides
more opportunities for the detection of motion.

However, we should caution that the differences were not always statistically significant
at the 95% confidence level. In particular, four robots were found to be significantly better
than one in these measures but four robots were not found to be significantly better than
two on different frequencies for either measure and two robots on the same frequency were
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Figure 19: Experiment C. Detecting Motion. The areas (in 67 squares) traversed by the
Pioneer that the Scouts were able to view with their cameras. (1) one Scout, (2) two Scouts
on a single frequency, (3) two Scouts on two different frequencies and (4) four Scouts on two

different frequencies.
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Figure 20: Experiment C. Detecting Motion. The potential time (in seconds) that the Scouts
could have been seen the Pioneer with their cameras. This is calculated as the amount of
time the Pioneer was in the field of view of a Scout even if the Scout wasn’t active at the
time. (1) one Scout, {2) two Scouts on a single frequency, (3) two Scouts on two different
frequencies and (4) four Scouts on two different frequencies.

not found to be significantly better than one for Pioncer path arca viewed. This is due to
the overall better placement of two Scouts using two different frequencies than two Scouts
on the same frequency. If the two robot results (cases 2 and 3) are pooled to give a larger
sample size, then two Scouts are significantly better on these measures than one, and four
arce significantly better than two. Pooling these results is likely justified, as the differences
between their means are nowhere near significantly different, but we cannot rule out the
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slight possibility that these results are real effects of the differences in robot interactions in
these two cases, rather than simple random noise.

7 Related Work

Automatic security and surveillance systems using cameras and other sensors are becoming
more common. These typically use sensors in fixed locations, either connected ad hoc or,
increasingly, through the shared communication lines of “intelligent buildings” [8, 9]. These
may be portable to allow for rapid deployment {10] but still require human intervention to
reposition when necessary. This shortcoming is exacerbated in cases in which the surveillance
team does not have full control of the area to be investigated. Static sensors have another
disadvantage—they do not provide adaptability to changes in the environment or in the task.
In case of poor data quality, for instance, we might want the agent to move closer to its
target in order to sense it better.

Mobile robotics can overcome these problems by giving the sensor wheels and autonomy.
Robotics research for security applications has traditionally focused on single, large, indepen-
dent robots designed to replace a single human security guard as he makes his rounds [11].
Such systems are now available commercially and are in place, for example, in factory, ware-
house, and hospital settings [12, 13], and research continues along these lines [14, 15, 16].
However, the single mobile agent is unable to be in many places at once—one of the reasons
why sccurity systems were initially developed. Further, large mobile robots are unable to
conceal themselves, which they may necd to do in hostile or covert operations. They may
also be too large to explore tight areas.

Multiple robots often can do tasks that a single robot would not be able to do or can
do them faster, as described in the extensive surveys by Cao et ol [17] and C. Weisbin
et ol. [18]. The tasks traditionally studied with multiple robots are foraging [19], which
involves searching and retrieving items from a given area; formation marching [20], which
involves moving while maintaining a fixed pattern; map making [21]; searching an area [22]
and janitorial service [23], where robots have to clean a room in an unfamiliar building by
emptying the garbage, dusting the furniture, and cleaning the floor.

Multiple mobile robots for security have recently been investigated [24]. In this case, the
robots were meant to augment human security guards and fixed sensor systems in a known
and semi-tailored environment.

To control a group of robots, the software architecture must allow for distributed op-
erations and facilitate allocation and use of resources. Multiple architectures have been
proposed to support fault-tolerant execution of plans for single and multiple robot systems.
Examples span from support for high-level mission specification [25] and task planning [26]
to situated control [27], fault-tolerant control [28], control of combinations of real and virtual
robots {29], and robust exccution of distributed plans [30]. The architecture we presented
provides support for distribution of resources across robots, use of shared resources, and
integration in a scamless way with autonomous and human-supervised control.

Most existing multi-robot systems have cither sufficient computing power on board or
have a central controller to do vision processing for all of them. For instance, the robots used
for RoboCup [31] fall into either of those two cases: the robots used in the large league do
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all the computations on board, while the robots used in the small league rely on an overhead
camera to track the actions of all the robots at once. Our robots are very small yet they
cover a wide area, so we are forced to rely heavily on the communications system both for
proxy-processing and for image processing.

Recently there has been a significant interest in miniature robots. Constructing robots
that are small, easily deployable, and yet can do useful work and operate reliably over long
period of times has proven to be very difficult. Many problems suggest the use of miniature
robots [32]. Most miniature robots have wheels [33, 34, 35], others can jump [36], roll [37],
fly [38], or swim [39]. Because of their limitations, their use has been limited to research
laboratories or to specialized environments, such as the small league of RoboCup.

Due to the small size, most miniature robots have to use proxy processing, as in Inaba ef
al. [40], and communicate via a wireless link with the unit where the computation is done.
This becomes a problem when the bandwidth is limited, as in the case of our Scout robots.
Because of their limited size, not only is all processing for the Scout is done off-board but
also the communication is also done only using RF on a few communications channels. This
limits severely the ability to control multiple robots at once.

The problem we address in this paper is assessing the cffects of limited communication
bandwidth on the execution of tasks more than what strategies will guarantee an optimal
allocation of the resources. A wide body of literature exists in the area of real-time schedul-
ing algorithms {41]. We plan on experimenting with additional scheduling and negotiation
algorithms for resource allocation. For instance, a promising method for negotiation based
on quality of service has been proposed [42] in the context of automated flight control.

8 Summary and Future Work

Visual behaviors for simple autonomous operations of a group of Scout robots have been
presented. Experimental results illustrating the ability of the Scout to position itself in
a location ideal for detecting motion (such as in a reconnaissance task) and the ability to
detect motion have also been shown. Future work is planned to allow the Scouts to make use
of additional sensor interpretation algorithms for more complex environmental navigation.
Ultimately, we hope to have the Scouts construct a rudimentary topological map of their
surroundings, allowing other robots or humans to benefit from their explorations.

We have also presented some important system issues related to the control of multiple
robots over a low bandwidth communications channel. We have described a distributed
software control architecture designed to address these issues. An essential feature of the
architecture is the ability to dynamically schedule access to physical resources, such as com-
munication channels, framegrabbers, cte. that have to be shared by multiple robots.

We have demonstrated how the communications bottlencck affects the overall perfor-
mance of the robots. We have also demonstrated initial results of how our system degrades
under increased load. The next step is to add more intelligence into the behaviors which
will allow them to dynamically adjust their requested runtimes to react to the situation.
Additionally, we are examining other kinds of RE communications hardware to see whether
we are able to increase the number of video channels, which is the main limiting factor in
our system. The difficulty lies in the Scout’s extremely small size and power supply. Very
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few transmitters exist that meet the requirements of our hardware. We believe that a com-
bination of intelligent scheduling and more flexible hardware will allow a larger number of
Scout robots to operate simultanecusly in an effective manner.
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